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IE. KARNAUKH

EXIT PROBLEMS FOR KOU’S PROCESS IN A MARKOVIAN
ENVIRONMENT

In this paper, we consider a path-wise sum of a Brownian motion plus a compound
Poisson process with exponentially distributed positive and negative jumps with pa-
rameters that depend on some finite Markov chain. Using known fluctuation iden-
tities we investigate one-sided and two-sided exit problems generalizing some results
for Kou’s processes to the setting of regime switching models without exploiting the
fluid embedding technique. The generating function for the hitting time of the state-
dependent levels is analyzed. For the case of two states, the numerical examples are
given.

1. INTRODUCTION

Kou’s model is a double exponential jump diffusion model introduced in [35] for the
purpose of option pricing. This model represents a generalization of the Black—Scholes
model which accurately fits price dynamics of different assets (see for instance [43] and
[44]) and incorporates the asymmetric leptokurtic feature and the volatility smile. More-
over, the model is analytically tractable and provides exact solutions for a variety of
option pricing problems (see also [37]).

Kou’s process is a special case of Lévy processes and a wide range of applications can
be captured within the correspondent fluctuation theory. We refer to the monographs
[18] and [39] for an introduction to the recent results of the fluctuation theory and its
application for different types of Lévy processes. A number of fluctuation identities
are semi-explicit up to the components of the Spitzer-Rogozin factorization, which are
usually called as the Wiener-Hopf factors. The closed form of these factors are known
only for special classes of Lévy processes. A rich enough class contains the processes the
jumps of which form a compound Poisson process with a rational characteristic function
of jumps. In [4, Chapter 2, Section 2], it was shown that the Wiener-Hopf factors for
such processes can be expressed in terms of roots of the cumulant equation, see also [41]
and [13]. In [38], Kuznetsov et al. represented meromorphic Lévy processes for which
the Wiener-Hopf factors can be expressed as rational functions of infinite degree. For
Kou’s process the Wiener-Hopf factors are rational functions of degree two with poles
of multiplicity 1. This essentially simplifies fluctuation identities preserving its general
structure. With this fact in mind, Kou’s model can be considered as a handy delegate
of the class of Lévy processes with rational Wiener-Hopf factors.

Parameters of Lévy processes do not depend on time which is not completely consis-
tent with the real dynamics of different time series. To incorporate time-inhomogeneity
Hamilton [20] proposed an econometric model with parameters that vary with the state of
the environment. The parameters of the model take different values when the discrete-
state Markov process is in different states. Such a state is usually referred to as a
regime and the corresponding Markov-modulated processes are called regime switching
processes.
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Regime switching Lévy processes belong to the class of Markov additive processes
(MAP). For an introduction to MAP we refer to [1, Chapter III, Section 4]. One of
the important advantages of MAP is that the classical results of the fluctuation theory
for Lévy processes can be extended without sacrificing the analytical tractability; see
[17]. Van Beek et al. [46] mentioned that this is also true for an affine process. As well
as in the scalar case (that is, when the environment has only one state) we need some
additional restrictions on the process structure to receive closed-form representations for
the distribution of different functionals. A quite general class of MAPs for which these
closed-form representations are known includes the so called phase-type MAPs. For the
definition and basic properties of phase-type distributions we refer to [1, Chapter IX].
Breuer [5] showed that the Laplace transform of the first passage time for phase-type
MAPs has a phase-type form and presented a numerically stable iterative procedure to
determine the parameter matrices. The fluid embedding method used in the paper was
based on adding new states that correspond to jumps so as to reformulate the initial
problem in terms of a related continuous MAP (see [6]-[10] for more detail). A Markov
modulated Kou process is a phase-type MAP and there exists a one-to-one correspon-
dence with a Markov modulated Brownian motion but due to the simple structure we can
do analysis without extending the state space and rebuilding the process. This allows us
to get generalizations of results known for the scalar case in a more direct way. Moreover,
working with a model with jumps rather than with a modified continuous version we can
detect possible pitfalls connected to the overshoot problem. These remarks formed the
motivation for our paper.

Fluctuation theory studies the properties of the supremum and the infimum functionals
and their connection with one and two sided exit problems. For MAPs, the corresponding
investigations appeared in 1970s and have been an active research topic over the past
decades. These investigations provide us a series of different approaches for finding
explicit expressions for the integral transforms of the functional distributions for Kou’s
processes defined on a finite Markov chain. The arguments we use here are generalizations
of ideas from [18, Section 5.7] and [31]. Using the corresponding results we discuss an
algorithm of obtaining the Laplace transform of the joint distribution of the first passage
through state-dependent levels and the value of process at that moment. The results are
of interest to applications such as the option pricing in finance and the dividend problem
in risk theory. Following Jiang and Pistorius [27], if the stock price process is modeled as
a geometric MAP, then the optimal exercise strategy for a perpetual American put option
is the hitting time of the state-dependent levels (see also [2]), and the value function could
be represented in terms of the corresponding generating function. Jiang and Pistorius
[28] showed that the state-dependent levels define the optimal dividend strategy for a
company whose cumulative net revenues evolve as a regime switching Brownian motion
with positive drifts.

The rest of the paper is organized as follows. In Section 2, we introduce Kou’s process
in a Markovian environment, and then derive an algorithm for finding the densities of
killed extrema and the integral transforms of one-sided and two-sided boundary function-
als. Some alternatives are discussed in the remarks. In Section 3, we give a representation
of the integral transform of the joint distribution for the first passage time through state-
dependent levels and the overshoot at this moment in terms of those for one-sided and
two-sided boundary functionals. For the case when the environment has two possible
states, we represent numerical examples.

2. MODEL

Let Z; = {X;,J:} be the bivariate Markov process, where J; is a finite irreducible
nonperiodic Markov chain with finite state space E = {1,..., N}, transition rate matrix
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Q= ||qij||£\fj:1, and the stationary distribution w = (mq,...,7n). Process X; is given by

N
dX: =aydt + O'JtdW(t) + ZI{Jt:k:}dSk(t)v Xo=0.
k=1
That is, conditional on J; = k, the increments of X; is determined by the increments of
Xi(t) = art + oW (t) + Sk (t). Here,
e constants ay, oy are the drift and volatility of the diffusion part,
o {W(t),t > 0} is a standard Wiener process,
e {Sk(t),t > 0}, are compound Poisson processes with exponentially distributed
positive and negative jumps.
The notation Iy.y denotes the indicator function of {-}. Processes {W(t), S1(t),...,Sn(t)}
are mutually independent. For the scalar case (N = 1) see also [36].

The derivation of our results relies on the factorization theory for MAPs (see [17]).
This theory generalizes the Wiener-Hopf theory for Lévy processes. The factorization
method turn out to provide useful tool to analyze various functionals of MAPs, such as
running maximum and minimum

X = sup X X7 = inf X
t OSuI;t us t 0su<t us

the first passage time over a positive level > 0 (below a negative level x < 0)
@) =inf{t>0: X, >z} (7 (z)=inf{t >0: X, <a}),
and the corresponding overshoots:
Y @) = Xovoy — 5 7 (2) =2 — Xp— (03

the exit time from an interval (z — b, z), 0 < x < b:

T(z,b) =inf{t >0: X; ¢ (x — b,z)},
and the overshoot at the moment of exit from the interval
Y(@,0) = (Xe@o) =2) Ix, oy + (0= 0= Xo@n) Ix ) <o)

Using these functionals we can investigate the first passage time over (below) a level that
depends on the current state of the environment

(1) T, =inf{t>0:X; >by,} (T, =inf{t>0:X;<by})

and the overshoot
(2) lej_:XTbJr 7bJTb+ ("}/b_ :bJT; XTb> .

Let P; and E; be shorthand for P {:| Xy =0, Jy =i} and E {:|Xo = 0, Jo = i} respectively
and E;[¢; A] = E;[ I{ay]. The distribution of a MAP is determined by the matrix
moment generating function

N

EerXt — ||EZ [eTXt; Jy :]] ||z’7j=1 =

We understand Eg(7) as the N x N matrix with elements E;[g(7); J = j]. For the Kou
process the cumulant function (the analogue of the Laplace exponent for the scalar case)
is as follows (cf. [17, p. 14])

Kl Re[r] =0, K[0]=Q.

(3) K[r] =rA + 7% + /Oo (" — 1) Af(z)dz + Q,

— 00

_Bt+ e -
(4) f(z) =p™BTe B “I50p +p B e® “Ifcqy,
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where A = diag (a1, ...,an), X = diag (05/2, e 012\[/2), A =diag (A1,...,AN), Mg are
the rates of the time intervals between two neighboring jumps, BT = diag (Bf7 e ,ﬁj\r,),
B~ = diag (By,...,By), Bi and j; are the parameters of exponentially distributed
positive and negative jumps, correspondingly, p* = diag (pli, . ,pﬁ): pf > O,pz +p, =
1, k=1,...N. Combining (3) and (4) yields

K[r] = rA + 22+ rApt (BT —+1) ' —rAp” (B ++I) ' + Q.

That is, K[r] is the N x N matrix with elements
rag +r2£’% + )\ipzr - )\fpl;r
2 By —r By +r

on the diagonal and with gx; as off-diagonal elements. Hence, all entries of K[r| are
rational functions with respect to r.

+ Qkk

2.1. Time-reversed process. In order to formulate the statement about factorization
decomposition, we need some more notation related to time-reversion. To the process J;
we can associate the so called reversed process jt, where the process J; is considered in the
reversed time. The reversed process J; is a Markov process with the initial distribution
7 and its transition rates are ¢;; = "2 or using notation A, = diag (71,...,7N)

Q=A7'QTA,.
In general, the reversed process is a different process from the original one. The process J;
is reversible if Q = Qorif A;Q is a symmetric matrix (see, for example, [45, Chapter 6]).
The process Z; = {X;,.J;} with cumulant K[r] = AZ'KT[r]A, is called reversed
process for Z;. The characteristics of Z, will be indicated by using a hat over the
existing notation for the characteristics of Z;. Process Z; is called reversible if A K]|r]

is a symmetric matrix. If Z; is reversible, then it has the same law as Z; (see, e.g.,
[22, Section 2.5]). For the process with cumulant function (3) the reversibility could be
established from the reversibility of J;. So, if N = 2, then Z; is reversible. For a more
thorough discussion on time reversal for MAP see [26].

2.2. Factorization identity. Let 6, be an exponentially distributed random variable
with parameter s > 0 (P{f; >t} = e *',t > 0), independent of Z;. We can rewrite the
matrix moment generating function of Xy, as follows

(5) Eem¥0s = 5/ e BN dt = s (sI - K[r]) 7",
0

where I is the identity matrix. The Wiener-Hopf procedure hinges on finding a product
factorization for sI — K][r] in the form sI — K[r] = K_(s,7)K(s,7), where components
K+ define the moment generating functions of the running minimum and the process
reflected at its minimum Kkilled at time 6,. More precisely, we have the identity of
infinitely divisible factorization [17, Theorem 2.2] (see also [33, Theorem 1]):

rX, pip, r(Xe,— XS
Ee Xos — {Ee P Ee( ] 95)7

_ _ =0
EeTX"?s P:lEeT(XGS _XBS ) 7 Re[r} )

where P, = s (sT — K[0])". Note that the factorization components admit the analytic
continuation into the corresponding half-plane (FRe[r] > 0).
Set

(6) Plr] = (B™ +rI) (I- s 'K[r]) (BT —rI),
then the moment generating function of Xy, can be represented as

Ee'X%) = (BT —rI) P7[r] (B™ +11).
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Following [40, Section 3.7], if equation det P[r] = 0 has all distinct real roots, then P[r]
can be decomposed into a product of linear factors:

(7) Plr] = (rT —Xy) (rT — X3) s ' (rI — Xo) (rI — X;) .

This decomposition is not unique we can choose matrices X; such that X;, X, have
only positive eigenvalues: pj‘,i =1,...,2N, and X3, X, have only negative eigenvalues:

—p;,J=1,...,2N. Hence, pi define the factorization component Ee™%0. and p; define

"
the component EeT(X"fXGs). Inverting factorization components with respect to r we
can get the distribution of X;Z and Xy, — X;Z.

Proposition 2.1. If equation det P[r] = 0 has all distinct real roots, then the densities
of extrema and process reflected at its extrema could be represented as follows

9 N 2N
(8) fi(z) = H@Pi {X;t <z, Jyg, = j} = ZAkieﬁ’kix, +x >0,
T s .
Lj=1  p=1
9 N

© @)= | P Ko, ~ X <o o = 5}

2N N
=) AFfeFrre 42 >0,
1,j=1 =1

for some matrices Af, Ali, k,l=1,...,2N.

Proof. Since Vi, j € E: E;[|X¢|; Jt = j] < oo, from [19, Th. 1] we get
Ee™%6. = [I—7r(Cf +s'k(r))] - P,
where C{ = s7!1f~ (0) = and

K(r) = /0 T [ Ooo £ (y) /m Ooy Af(z)dzdydz.

Since every diagonal matrix commutes with all other diagonal matrices of the same
dimension, substituting (4) gives

—1

0
Ee %o, = <I —rCf - C/ ff(y)eBerdyAer (Bt — TI)l) P,
s

— 00

= (((I —rCY) (BY — 1) — :/_OOO £ (y)edeyAp*) (B - 7"1)_1) : P,

0
= (BT —1I) <B+ +7r*Cf —rI—-rC{BT - f/ f_(y)eB+ydyAp+) P,.
S — o0

Write )
C; =I+C{B"+s' / f_(;y)eBWdyAer’

then o

(10) BeNi. = (BY - I) (B — rCf +1°Cf) ' P..

Considering process X; = —X; we get the similar representation for the moment gener-

ating function of X, :
(11) Ec'Xo. = (B™ +7I) (B™ +rC; +1r°Cy) ' Py,
where

C,=s"(0)%, C, =1+C;B™ + s*l/ fH(y)e ™ YdyAp~.
0
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+ crNT
Taking into account that Ee" (X0 =X5) = Al (EeTX;Fs) A, (see, for instance, [33])

we deduce

(12) Be(Xe.=X0.) = P, (BF +rCF +12CF) " (BF +41),

Ci=s"!'%f:(0), Cf =1+B*CT + s*lApi/ e BE (Fy)dy.
0

So, the identity of infinitely divisible factorization gives

Ee'*% = (BT —+I) P '[r] (B~ + 1),

P[] = (B~ (C7) ™" +7C; (C7) ™ +7°1) (CTP;'CY) x

() "B —r(€f) 7 Of +171).
Comparing the leading coefficient matrices on the left and right-hand sides of the equality
gives C; P;1C{ = 571X, Thus,
(13) P = (B~ (C7) ™ +rCs (C) 7" 4770 (s71%) x

< ((eh) "Bt —r(cf) 7 5 +r71).
Since the equation det P[r] = 0 has all distinct real roots, we can write the decomposition

Plr] = (rI—Xy) (rI — X3) s 'S (rI — X5) (rT — X4)

with matrices X; such that X, X5 have only positive eigenvalues and X3, X4 have only
negative eigenvalues. Moreover, substituting » = 0 into (6) and (7) gives

B P,'BT = X,X;3(s7'%) XoX;.

So, we obtain the next decomposition
(14) BeXe = (B — 1) [(rT — Xy) (rT — X;)] " (xzx1 (B+)*1) P.P '

x P, (B7) 7 XX ) [T Xo) (11— X)) (BT + 1)

The factor (B* —rI) [(rT — Xy) (I — X4)] " <X2X1 (B+)71) P, admits the analytic
continuation into the half-plane Re[r] < 0 and the second factor P ((B_)_1 X4X3) X

x [(rT — X4) (T — X3)] 7" (B~ 4 7I) into Re[r] > 0. Hence, these factors define the com-
ponents of the factorization (for details see [17, Chapter I]) and

(15) CH =B" (X,X;)™ ', Cf = (Xu4X3) 'B™,
(16) CH =B" (XoX1) ' (Xa +X1), C; = — (X4 +X3) (X4X3) 'B™.

Substituting these formulas in relations (10) and (12) and inverting with respect of r
gives the representations for f; and f~. Considering process X; = —X; completes the
proof. O
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Remark 2.1. From (10) it follows that the generating function for the distribution of X,
is a matrix with entries that are rational functions of degree two. To get the expllclt
expression we need to specify matrices C’L and C;‘ in terms of the process parameters.
For the scalar case we have a simple algorithm which is based on finding roots of the
cumulant equation; see [18, Section 5.7.1]. Asmussen et al. [3] offers a recent treatment
for a jump diffusion with phase-type jumps. In general, we need a factorization of
the matrix polynomial P [r] = P [r] (s7'3) P_ [r], where P [r] and P_ [r] are monic
polynomials with disjoint spectra (see [15, Chapter 4] for more detail). The condition
on roots of det P[r| allows us to obtain the factorization in terms of matrices Xy,...,Xy
which are (right) solvents for P [X]. Moreover, this condition provides the exponential
form of the densities. So, we have the following algorithm:

(1) Solve the equation det P[r] = 0 and verify that all solutions are different.
(2) Find solvents (diagonalizable) for P [X], such that
e X;, X5 have only positive eigenvalues, and
e X3, X, have only negative eigenvalues.
(3) Express Ee6. in terms of Xy, X5 and Ee"(X6:=Xd) in terms of X3, X, using
(10), (15) and (12), (16) respectively.
(4) Invert the factorization components with respect to r to get the matrices A}
and A; k=1,...,2N.
Breuer [5] used fixed-point equations to obtain the Laplace transform of the first passage
time for phase-type MAPs without the restriction on roots of det P[r]. For the purpose
of numerical inversion, Kim et al. [32] provided an algorithm for obtaining the Laplace

transform with complex parameters. Since E *”Jr("’”) T < oo} P, =P {XJr > x}

we can adapt the iterative procedures to get a representation of the density of X, i
a matrix exponential form. Using the theory of generalized Jordan chains D’ Aura et
al. [11] (see also [22]) obtained the Jordan normal form of the corresponding matrix
exponent for a spectrally negative MAP which can be applied for Kou’s processes in a
Markov environment via the fluid embedding technique.

2.3. One-sided exit problems. The Kou process can cross a level x by hitting the
level exactly (by creeping) or by a jump which causes an overshoot over (below) the
level. That is, we have two different cases y* () = 0 and v* (x) > 0 (to stress the cases
we use the corresponding left subscripts in our notation). Following [36], we can show
that the first passage and the overshoot at first passage are conditionally independent
given the state of J and that the overshoot is more than 0. Moreover, the overshoot is
conditionally memoryless; see also [2].
Set

JTE = AFPIIGE TE = AP () 'T-CF),
Uvﬂj: (xvdy) =E; e_STi($); Ti (‘T) < 0077i (iE) € dya JTi(w) :J] .

Proposition 2.2. Under the assumptions of Proposition 2.1, the integral transform of
the joint distribution of {7+ (x),~v* (x)} has the next representation

vE (2, dy) = 00 (2) 6 (dy) + > () BFe P Vdy, +a >0,y >0,

where passages by creeping and by jump are as follows

2N 2N
oviij (z) = Z (OTi) eFrie >vl-ij (x) = Z (>Ti) eFrre
r=1 r=1

d (+) is the Dirac measure at 0.
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Proof. From [17, Corollary 1.3.4], we can deduce

(17) E [6787+($); T (z) < 00, Xrt(z) — T €dy,x — Xt (5)—0 € dz}

N
- HEl {e‘sTJr(w); 77 (2) < 00,7" (z) € dy,x — Xt (z)—=0 € A2, Jrt () = j}

i,j=1

- 821) (X <2} PICFo (dy) o (d2)
x el

min{z,z}
+s*1/ P{X) cx—du} P]'P{X) — Xy, €dz—u}Af (y+2)dy.
u=0

Substituting the representation of f and integrating in y and z yields
B 75'r+(:v), + _ 0 P X+ Pflc-i-
e ;T (2) < o0 =5 { 95<x} S Ci+

T 0
+571/ £y (u) P;l/ £~ (2) ApTe B ==y qy,
0

— 00

T 0
st / £, (u) Pt / £~ (2) Apte B ==w gy
0

=P{X; >z} P - %P {Xg5 <z}P'CY

and from (17) we can deduce

E |:e—s7'+(z); 7 (z) < 00,7 (z) € dy} = %P {Xg <a} P7ICTo(dy)

n (P (x5 > 2P - Lp(xf <o) P;lc;) B+ B gy,

Taking into account the results from Proposition 2.1 and considering process X; = —X;
completes the proof. ([l

Remark 2.2. Fluctuation identity (17) for the scalar case can be considered as a mar-
ginal of the quintuple law for overshoots and undershoots from [12] and represents the
Gerber-Shiu measure in risk theory. Breuer [6] obtained an explicit matrix exponential
representation of the quintuple law for phase-type MAPs. Using [6, Theorem 1] we can

get an alternative representation for wE {6_57—+(I); 7 (z) < 0o,7T () € dy}e7 where e

is a column vector of 1’s of appropriate dimension.
For passage by jump we have

E e_ST+(x); ’7+ (SL’) € dy|7-+ (l’) < OO,’}/+ (l‘) > 07 JT+(QC) = ]i|
=E |:€7ST+($)|T+ (I) < ooaler (l’) > Oa JT+(93) = ]:| ﬂj_eiﬁ;—ydyv

which justify the conditional independence of the first passage and the overshoot at the
first passage.
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2.4. Two-sided exit problems. Set
i (@, dy) = B [ 700; oy (@,) € dy, T (7 (2,6) = . Kooy 2 ]

Uy (z,dy) = E; [efs'r(ac,b); v (x,b) € dy, J (7 (2,b)) = j, Xr(ap) <@ — b} ,

* +
/0 e "ug; (z,dy)

Here v is such that [;° e_”yuiij (x,dy) are finite.

To derive the main result in this section we employ an approximation method gener-
alizing ideas given in [31]. For a non-step Lévy process & we can construct a sequence
of step processes &, (t) such that Ee™é»() — Ee™ét n — oo. Since {7+ (z),~* ()} are
functionals almost everywhere continuous in the Skorokhod topology on cadlag functions,
the joint Laplace transform for {75 (z),~, (z)} converges to the Laplace transform of
{77 (x),~v" (2)}, see [14, Theorem IV.3]; for two-sided boundary functionals see also [4,
Chapter 1, Section 3].

For the Markov modulated Kou process we construct an approximating process Zt(n) =
{X™) (t),J;} as follows. If J (t) = k, X(™ (t) evolves like a compound Poisson process

N
U* (z,0) = ’

ij=1

fr
with drift a,(gn) =ai + 37”0,%, with intensity of jumps )\;n) = )\kp',: +3n%0? + )\kp,;e’v*’f,
and the density of jumps is

.
) p1 (k) Bl e Pi, x> 0;
pa (k) B P /M), 5 % L
+ Q2 2 - _
where py (k,n) = );\’“(Z’f ,p2 (k,n) = —Sz(f)k,pg (k,n) = A;(i’; e~ P /" Such a construction
k k k

of Xt(n) grants both possibilities for passage over a level by creeping (for large enough
n) and by exponential jump. In this section, we add right subscript (n) to our notation
to distinguish the corresponding characteristics of Z(™ from those of Z. To justify the
name approximating process we consider the cumulant function for Z (n).

oo

K [r] =rAw) + / (€ = 1) Ay f(n) (z)dz + Q.

— 00

Using the representations of A(,) = diag (a(ln), e ,ag\?)>, Ay = diag ()\5"), ey )\S\?)),

and f(,,) (v) = diag ( fn) (z),..., J(\;l) (m)) given above after some manipulations yields

(for the scalar case see [31])

Ko [r] = A+ 7S (1+0(1)) + rAp™ (Bt —¢T) 7

where o (1) — 0, as n — oco. Hence,
EeTXt(n) _ etK(n)[r] N etK[r] _ EeTXt.
n—oo
Following [17, pp. 17-18], we can get the Laplace transform for {7 (z,b),v (x,b)} as the
limit of corresponding Laplace transform for the approximating process: U™ (z,v) =
lim,, 00 U(in) (z,v).
Write

+ + -1 +
ot @I, = (@ st e (T ) ().
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+ + -1 +
s @l =t i) (5 B (12 ).

where
+ X +p—-17F e Pl
= - PrT _ P
I (z) I;l_:lAsz Af (e —emrin);
:|: + 1 e_p?:b F.. o E 1 + 4+ —1 _B*
hE EjA PIIAT G (e - i) s Ap* (o 14 BE) e
k=1 Pk 1

b
oVE = v )], oV = [ BEE ot (7))
0

b
SVE = ou )], 5VE =[BRS oo )
0

b
3t :/ BB A TE (2) dz, 1 = 1,2.
0

As for one-sided boundary functionals, we can state that the first exit time from an inter-
val and the corresponding overshoot are conditionally independent given that {v (z,b) >

0}.

Proposition 2.3. Under the assumptions of Proposition 2.1, if the corresponding inverse
matrices exist, then the integral transform of the joint distribution of {7 (x,b),~ (z,b)}
has the next representation

—p*
(18) ui; (2, dy) = oui; (2) 0 (dy) +>ui; (2) B e Vdy, £ >0,y >0,
where passage over upper level x is determined by
ou; (2) = ovif () — oL3j (2), sufj () = svff; (2) = S L (2),
and passage below lower level x — b by

oug; (2) = ovy; (# = b) — oLy (b— ), suy; (¥) = >v;; (v —b) — > L (b—x).

Proof. Consider the approximating process Zt(n) = {X(") (t),Jt}. According to the
total probability law and the strong Markov property the following integro-differential
equation holds (0 < < b)

8 oo
Ay o + (x v)=—(sI-Q+A) U(tl) (x,v) + /_ Ay fm (2) Uz;l) (x — z,v)dz,

with boundary conditions

Extending the equation for x > b gives

a o0
Agy—— o + ) (@, v) = —(sSI-Q+Aw)) U(tl) (z, v)—l—/ Ay (2) U(tl) (x —z,v)dz

—A(n)Pa) (BJr (vI+B*)" / BteB” ZU ) (2,0) dz) Ityspy, 0 < @ < o0

For the scalar case, this equation and the one we get after the passage to the limit as
n — oo were studied in [31]. Applying similar considerations as in the scalar case and
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paying extra attention to non commutativity of matrix product yields

(19) U" (z,v) = E {e_‘97+(‘"”)_”7+($); (7)) <

r—b
- / £ ( -y — b)PTE (y) dyCY (v,b)
—b

T rz—y—>b
- / £, (y) P! / £~ (2) s_lAere_B+(gc_y_z)dzdycz+ (v,b),
0 —00

where C{ (v,b) and CJ (v, b) satisfy the following system of equations

U+ (b,v) = 0,
Bt (vI+B1) ' 4 [FBYeB U (2,0) dz = CF (v,b).

Under the conditions of the proposition we find

Cf (v.0) \ _ (IL(0) 350\ (( oV* SV \pe -1
(c;(v,b) I F v )T s Ly JBTOTHBT)
and combining with (19) gives (18). ~
To get the expression for U™ (z,v) we can use the fact that U™ (z,v) = UT (b — =z, v),

where U* (,u) is the integral transform of the joint distribution of {7 (x,b),~ (z,b)}
for the process Z; = {—Xq, Ji}. O

Corollary 2.1. Under the assumptions of Proposition 2.1, the density of X killed before
exit from (x — b, x) can be expressed as follows (x —b < z < x)

m

0 0 )
&P {Xp, <z, 7(x,0) >0} = H@zpi {Xop, <z, 7(x,0) >0s,J9, =J}

i,j=1

oN
= Z AgP;lAl_% <6p2r2 (e(pﬁﬂf)(ﬂ\o) _ e(pff+pf)(m—b)>
bi=1 Py 0

et (e (k) ool 0met ) ) (U (@) + LU (2) BY (o T - B+)‘1)> :

where (U™ (z) = ||ou,); (x)

> U (@) = [l>uf; (@)

Proof. Inverting the fluctuation identity [30, (12)] with respect to « gives

(20) P{Xy, €dz, 7(z,b) > 60,} = / P {X(;t €dz—y}P;"
z—b
< (P {0, ~ X5) € du} 1o

o0
_ / P {(ng — X;:) Edy—x— U} B [e—sr(x,b); v (z,b) € dv, X (zp) = x})
0 .

and Proposition 2.3 leads to

E7:\¢
SR <z ) >0} = [ f-y P W)y
z—b

[ P - U ) dy

— / £ (z—y) P! / £~ (y— 2 —0v) UL (2) B+67B+”dvdy,
z—b 0
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which gives the assertion of the corollary when combined with (8) and (9). O

Remark 2.3. For scalar MAPs Kadankov and Kadankova obtained representations of
the integral transforms of the joint distribution for {7 (x,b),~ (z,b)} in terms of series of
integral transforms for one-boundary functionals (see [29, Theorem 1]); for a series form
of linear operators we refer to [38, Theorem 4]. We can extend these representations for
general MAPs and then convert them to the specific setting of Markov modulated Kou’s
processes. Moreover, for a Markov modulated Brownian motion Gusak in [16] (see also
[17]) showed that U¥ (x,0) can be represented as a “fraction” of two matrix exponen-
tial expressions. We can use this fact to justify that the nonsingularity assumption for

JE) IFO)) . . - . : .
< jf Tt j;) is a mild restriction. For MAPs with phase-type jumps the two-sided
exit problem was solved in [27, Proposition 1]; see also [9, Section 3.3]. Ivanovs [21] and
Ivanovs et al. [23] considered two-sided exit problems for a Markov-modulated Brownian
motion with a two-sided reflection.

To solve one-sided and two-sided exit problems for spectrally negative MAPs, Ko-
rolyuk and Shurenkov [34] proposed the so called potential method. They showed that
U™ (x,0) can be represented as a “fraction” of the values of the resolvent function (the
scale matrix) at = and b. For the probabilistic construction of the scale matrix see [24].
The reader is referred to [25] for the densities of potential measures for spectrally negative
MAPs with reflecting or terminating upper and lower barriers.

For the scalar case the fluctuation identity (20) is a modification of the Kemperman-
Pecherskii identity given in [42] (see also [4, Section 3.7]). A series form for the joint
distribution of the supremum, infimum and the values of the process

P{Xt €(a,B),X; > —bX; ga:}:P{Xt € (e, B), 7 (x,b) > t},

r—b<a< B < in terms of “convolutions” of P {7 (-) € dt,y* () € dy} may be
found in [14, (IV.2.57)] and [4, Lemma 6.1]. It provides an alternative way of reasoning.

2.5. Example. To demonstrate, we consider the two state space, i.e., N = 2. Let s =5,

(3 5) e ()7 )
p+:(1(/)5 1(/)4>’B+:(§ 392)’]3_:(3 532)’

—0.1 0.1
and Q = (0.05 —0.05)'
Process J; is time-reversible with stationary distribution = = (1/3,2/3) and EX; =
—1.494. The roots of det P[r] = 0 (to 3 s.f.) are (see Figure 1)

pi =2.11,p5 = 1.64, p5 = 1.13, p{ = 0.878,

—py = —0.623,—p; = —1.30, —p5 = —2.64, —p; = —3.28.

The solvents of P [X] are diagonazible and can be found by the method from [47] (let v
be an eigenvector for X with corresponding eigenvalue \ which is a root of the equation
det P[r] = 0. Then v can be taken from the nonzero elements of Null (P [A])):

X — 2.11 ~0.00202 \  _ 1.13 —0.0107
=\ —0.000199 1.64 27\ —0.00309  0.878 '

5. [ —1:30 000481\ o _ —3.28  0.000306
371 0.00830 —0.623 ) 7\ 0.000459 —2.64 /-



KOU’S PROCESS IN A MARKOVIAN ENVIRONMENT 49

det P[r]
i s s pips Py p%
- " ~
By 161 B By

FIGURE 1. Roots of det P[r] =0

FIGURE 2. Defective densities of Xg; and Xy, — Xéz

The coefficient matrices for the density of killed running maximum in (8) are as follows

At — 0.133 —0.000387 At [ 127X 1075 —0.00280
47\ —0.000308 9.00 x 10=7 ) "3 T\ —0.0000778  0.172 ’
At — 1.04 —0.0268 At — 0.000839 0.0395
2 7\ —0.0101 0.000261 ) "1 0.0165  0.777 -
Similarly, matrices in (9) are
A — 0.000195 0.0162 A- — 1.20 —0.00864
47\ 0.00729 0.606 /73 T\ —0.00270 0.0000195 )’
A — —4.59 x 1077 0.000255 A — 0.196 —0.000264
2 —0.0000832 0.0461 ML 0.000347  —4.68 x 1077

Figure 2 illustrates graphs of defective densities (fy (2));; = %Pi {Xé: <z, Jo, =]}
and (£~ (z)),; = &P {Xo, — X; <z, Jo, =j}, 0,5 € {1,2}.
Using the results from [5] we can also deduce the following representation

fr(z)=-(0 I)(ReRx)<i)Ps7

where matrix R satisfies the fixed point equations given in [5, Theorem 3. After 5000
iterations we get
-2 0 2 0
0 -1.5 0 1.5
0.048 0.000 —1.245 0.014
0.000 0.057 0.003 —1.016

R =

and the representation for f* is consistent with the results above.
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0.002

FIGURE 3. Passage by creeping ((a), (b)) and by jump ((c), (d)). Take
attention to different scales for y axis.

For passage by creeping (to 3 s.f.) we have
ovfp () = 0.113¢ > + 0.0000162¢ %4 4 0.886¢ "' + 0.000502¢ 5757,

0y () = —0.00154e =217 — 0.00295¢ 1647 — 0.0371e~ 1137 4 0.0416¢ 05787
ovg; (z) = —0.000263¢ 2112 — 0.000995¢ 164 — 0.00862¢~113% 4 0.00988¢ 0878

and for passage by jump
i) (z) = —0.0490e 2117 4 1.66 x 10~ %1547 1.0.0490e ™13 + 0.0000236¢0-8787,
Svih () = 0.0000936e 217 +0.00122¢ 1047 — 0.00512¢ =137 + 0.00380e 08787
~vg; (z) = 0.0001142¢~ 2% — 0.000102¢ 154" — 0.000476e~13* + 0.000464¢ ~0-578%
S5y () = =217 x 1077~ 211% — 0.0749¢ 71547 4-0.0000498¢ 1137 4 0.0749¢0-8787,

Figure 3 shows behavior of gv) (z) and v}, (z).
Particularly, for passage by creeping we get

E e_(37'+(x); T+ (.’1?) < OO;’7+ (37) = 0]
=0.0371e " 211% 4 0.119¢ 1647 4 0.278¢ 71137 4 (0.566¢0-8787

which is consistent with the result we can get from [6, Corollary 2].
With b = 3, for passages by creeping and by jump through upper and lower bounds
we obtain correspondingly
oui; (z) = 0.113e~ 2% +0.0000161e 64 4 0.887e 1137 4 0.000505¢ 878~
— 1.87 x 107926232 _ 0.00055¢130% 4 1.15 x 10711264 _ 134 x 10773282,

sufy (2) = —0.0490e 217 11,66 x 10 %147 1 0.0490e 1137 4+ 0.0000237¢0-878%
—8.15 x 1078¢%623% _ 0.0000286¢!30% + 4.17 x 10713204 — 7.01 x 103282,
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0.015

0.01

FIGURE 4. Passage by creeping ((a), (b)) and by jump ((c), (d)) over
upper level x. Take attention to different scales for y axis.

ougy () = —0.00148e~21% 1 6.15 x 10~ "~ 104 — 0.0159¢ 1137 — 0.0000285¢ 08787
+0.0000124€%-623% 1 0.0174€3%% 4 1.30 x 107192647 4 7,53 x 10763287

supy (z) = —0.000137e =212 14,2210 871042 _0,00147¢ 71137 —2.33 x 10008787
+9.72 x 10776237 4 0.00162¢' 307 4 3.17 x 10~ M2 %4 — 4.27 x 10763287,

Figures 4 and 5 illustrate graphs of guif, (z) and suif (z).
Using Corollary 2.1 we get the density

0 0
&P{XGS <z, 7(x,b) >0} = &FP {Xyp, <z, 7(x,0) > 6} e

with b = 3 (see Figure 6). E.g., for 2 = 1 we have

0
—P{X .
% {Xp, <z, 7(0.5,3) > 05}

0.0173e~211% 4 0.0316e~164% 4 0.182¢ 1132

+0.226e0-8782 _ 0.111e0-6232 — 0.0539¢ 1302 —25<2<0,
—0.00131e26%% — 0.00185¢3-28,

—2.24 x 10782112 — 0.0000602¢~1:64* — 0.000259¢ 1132

—0.00285¢ 08782 4 ().137¢0-6232 4 ().133¢!-30% 0<z<0.5.
+0.00677¢2:64% 4 0.0155¢3-282

3. FIRST PASSAGE THROUGH STATE-DEPENDENT LEVELS

The main objects of research in this section are the integral transforms

+ +
wfj: (b) = wf; (b,s,v) =E; [e_STb % Tbi < 00, JTbj: =7l.

For definition of T;® and +;° see (1) and (2). Since w,; (b) = u’)j; (—=b), where u’)z‘; is
the corresponding integral transform for Z; = {—X;, J;}, we concentrate attention on
+

w;;. To determine an integral equation for wlf; (b) we use probabilistic reasoning (for
definiteness, we assume that the levels are ordered as b; < ... < by).
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FIGURE 5. Passage by creeping ((a), (b)) and by jump ((c), (d)) below
lower level x — b. Take attention to different scales for y axis.

2P {Xo, <z 7(x,3) > 0.} 2P (X <z 7(0.5,3) > 0.}

0.3

-25 0.5 1
(0)

FIGURE 6. The density of X killed before exit from (x — b, z) with b = 3.
Behavior of the density for different values of = € (0,b) is illustrated in

(a) and for the fixed value z = § in (b).

To shorten notation, we write 71 = 7+ (b1) and v; = ¥ (by) for the first passage time
over the level b; and the corresponding overshoot, 7 = 7 (bg41, bg+1 — bx) and 5;.@ = Xz,
for the first exit time from the interval (by,br11) and the value of the process at that
time. Denote by ( the epoch of the first regime switch and by 7 the value of X at this
switch.

Theorem 3.1. If 0 < by, then

N

oo b
wl‘; (b):/b UZT; (b17dy_b1)€v(y_bj)+2/ vy (bl,dy—bl)wl'; b-v),

i 1=2 701

where v;; (bi,dy) = Ejle™*™; 1y <oo,m €dy,Jr, =7, 4,5 = 1,...,N, and b —y =
(bl_%»bN_y)
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If b, <0< bgy1, 1 <k <N, ork=N and by <0, then

w; () = e Iick izjy +/ Ei [6_5%’“; Jr, =16,C > T, &1 € dy] e sy
b

k3

b1
+/ Ei[e7 ¢ < T, Je = jimedy] e b0 iop isny

by
b; N -
—&—/b E; [e‘ST’“; J7, = 14,0 > T, &k € dy} w;; (b =) Itiskt1y
k+1
b N
+/ Z E; [e—SC; <<%ka<]€ :l,ﬂédy] U};; (b_y) I{i>k}
b I=k-+1
bk ~ .
+/ E; [e‘”k; Jz =1,0 > T, & € dy} w;; (b—y) Iisky-

Remark 3.1. By definition, X; evolves as X; (t) for ¢ < (, given Jy = i. Hence,

E; [678%’“; Jr, =10, > T, & € dy}

_ E [e*(sflhi)‘ri(bk+1,bk+1*bk); Yi (brt1,ber1 — br) € dy — bk+1} .y > bpges
E [emCramunbins =0, (b, bryr — be) € bk —dy],  y < by,

and

Ei[e7% ¢ < 74, Je = 1,m € dy]

g 0

= —P{X; (05_0,,) <y, 7i (brs1,brs1 —bg) > 0s_g.. }dy,

p— {Xi (0s—q:.) <, 7i (b1, b1 — bk) gt Ay
where 7; (bg+1,bp+1 — b)) and v; (bg41,br+1 — bg) are the exit time from the interval
(b, bry1) for X; (t) and the corresponding overshoot. Applying Propositions 2.2 and
2.3 gives that E; [e™*™; 7 < 00, J,, =1,7 € dy] and E; [e‘sﬁc; Jrz =1, > T r € dy}
are degenerate integral kernels, whereas Corollary 2.1 shows that this is not the case
for E; [e—sC; (<Th,Je=lne dy]. Nevertheless, if N = 2, then we can reduce the

+

equations for w; ; in Theorem 3.1 to a system of linear algebraic equations.

Proof. Let us consider the first case 0 < b;. The first passage through state-dependent
levels can happen at the first passage over b; or after that moment whether or not the
overshoot exceeds b;_ fop T by (for the case N = 2, see Figure 7). So, by conditioning
on 71 and on 7; we obtain

—sTt + .
E, [e STy o, T < 00, I+ :]]

o)
B / E: [6—87'1; T < 00, J‘r1 = j7 "€ dy] €U(y_(bj_b1))
b

=01
N b;—by
+ E / E; [e*STl; 71 <00,Jr =1l,m € dy]
1=2 70
—sT+ +v’y+ + .
x E; le b—(y+b1) b—(y+b1): T 00 = .
al By <0 n

For the second case by, < 0 < bgy1, 1 <k < N,or k=N and by < 0, we use the
following reasoning. By definition, for ¢ < k

(21) EZ |:675T1,++U’Yb+; Tb+ < 00, JTbJr = ]:| = ef’ubjj{i:j}.
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(9)

FIGURE 7. Case 0 < b;. The passage through levels with Jy = 1 is
illustrated in (a) — (d) and with Jo = 2 is illustrated in (e) — (h). The
solid lines correspond to the state 1 of J and the dotted lines to the
state 2.

FI1GURE 8. If b; < 0 < bg, then only the case Jy = 2 is nontrivial. The
passage through levels with Jpr =11s illustrated in (a) and (b), while
with Jp =2 in (c) and (d). The solid lines correspond to the state 1
of J and the dotted lines to the state 2.

If ¢ > k, then we condition on whether or not X leaves the interval (by, br41) before the
first regime switch (see Figure 8 for the case N = 2):

+/ E’L |:e_37~—k; J7~'k = ’L7C Z %k7£k S dy:|
(—Oo,bk-)U(b]H,l,OO)
—sT,b oyt .
x E; {e b=y Ty Tbty < OO’JTl,ty —]} )

Taking into account (21) completes the proof. O
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3.1. Two state case. Let the environment has two states (N = 2). Set

ba
/ Ex[e7% ¢ < 71, Je = L €dy] e "™ 7Y) = b (by, by),

by
hmgh(b by —y) = h°
ylbi 8 —Y,02 Yy) = )
ba
B e W (by —y, by — y) dy = h*.
by

From Proposition 2.3 we have the next representation
Ea [ J =2,0 2 71,61 € dy

_ E [e*(57q22)7—2(b2,b27b1);72 (b, by — b1) € dy — b2] , Yy > b,
E [6_(S—Q22)7’2(b2,b2—b1);72 (ba,bo —by) € by — dy] y < by.

= oug (b2) 0 (dy — by) +sug (be) By e by, y > by,
0“’2 (b2) 6(b1 - dy) +>U2 (bQ) /82 € ﬁ2 (b1 y)dyv Yy S b17

55

where >u2i(b2) determine correspondingly passage by creeping and by jump through
0

bounds of the interval (by,b2) for X5 killed at the rate s — goo. Write

.0 + et
lim — (ﬁuz (b2 —y)) = f€7

ylb1 Oy
b2
g+ (y—
/ 6;6 /82 (y bl)ﬁug: (bz_y) dy :+f%t7
by
and
o ( 3
hTI;g 99 (>v2] (b1 — y)) =9;,

B e P (bl—y)dy—fgjd 1,2.

Then from Theorem 3.1 we can deduce.

Corollary 3.1. For v < min {8]", 35 },

ot
w (b) = vaﬁ (b1) + >U11 (bl) 17 +0U12 (b1) Gm +>U12 (b1) G2+17 0 <b,
1 e b b, <0.
ovsy (b1) +5v3; (b1) 57 it — 4 ovgy (b1) G391 +5vg, (01) Gay, 0 < by,
w31 (0) = 3 1 (by, be) +ouy (b )G21 +-uy (by) Goy, by <0 < by,
0, b <0.

N
w5y = {201 (00) 57 e 0 vl () Gy sy () G, 0 <,
2 0 by < 0.
+
sy (b1) e 0270 o guy (1) G, 4505 (b1) Gy, 0 < by,
+ _
was (b) = S qud (by) +>ui (b2) 55 5L — touy (b2) G35 +5uy (b2) Gy, by <0 < by,
e~ vb2 by < 0.
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where Gaj; satisfy the systems of equations

+

91 +97 5o W= (fo —99) GS — 95 Gy + f5 Gay.s
ht = _+f(;G(2)1 - +f;G51 "‘GQLM

+ p—
—gt g7 BT = ~99GY, — g5 G5, + Gy,

and

B+ _nt _ + _ o
gg>ﬁ5r2_ e~ Pz (b2=by) _ (f(;rJrf;rﬁ?’_U) = (fo *9(2)) G9 — 95 G + [5 Goy,

v
5F - e
o+ g = i fo Gl — 1[5 Gay + G,

T et _
—95 ﬂf2 eFabamb) = — g0GY, — g5 G5, + Gy

9 U

Remark 3.2. Corollary 3.1 provide us an algorithm for calculation of the integral trans-
form for the joint distribution of {Tb'" , ’y;r } We need to solve the first passage problem
for Z, (for instance, using the results of Subsection 2.3) and two-sided exit problems for
X (t) (since X5 is an ordinary Kou process, we can use the results of [31]). Then we
solve the corresponding system of linear equations and get the representations for w:; (),
by <by. If by = bg, then

+ + BT
wi (b) = 0Y%; (b1) +>0;; (b1) Bf’iv’ 0 < by,
e Iy, by < 0.

For the case by > by we can consider a process Z; with relabeled states: {J} =1} =
{Jy =2} and {J =2} = {J, = 1}.

3.2. Example. As an illustrative example, we suppose that s = 0.02. The transition

rate matrix for J; is Q = ( _11 1 ) Given the state of J;, drifts are a; = —1.353,

1
2 T2
as = 2.4925 and volatilities are o1 = \/i, o9 = /5. The jumps follow compound Poisson
processes with jump rates A\; = 6, Ay = 0.225. Upward jump sizes are exponential with
rates 3 = 0.5, B = 5 and downward jump sizes are exponential with rates f; = 2,

By = 4. Probabilities of having upward jumps are pf = %7 pg = g. Using v =0and v =
—1, from Corollary 3.1 we can obtain representations for E; [e’STbJr;T;' < 00, JTb+ = j}

and E; e’STbJr*“f;r;Tb+ < 00, JTb+ = j], i,j = 1,2, (see Figure 9 and Figure 10), which
can be used for an option valuation problem.

Consider a market model (B, S) with the price processes By = e ™%t §; = e~ Xt t > 0
(see Figure 11). Since ES; < 0o, the market is arbitrage-free. The market is incomplete,
but since we choose drifts as:

g.2 p,_ p+
R Y e
HTTT ’(ﬁ;—l ,6?+1>

we have
Ee_StSt = S()

and the model is risk-neutral (see, for instance, [27, Section A.1]). Following [27, The-
orem 1], the arbitrage-free price for a perpetual American put option with strike K is
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FI1GURE 9. The integral transform for the distribution of Tb+7 given Jy =
1 ((a),(c)) and given Jo =2 ((b), (d))-

given by
2 +
Vi(o,b) = K3 B [em 0 T < o0, Jps = ]

j=1

2

b =T} =, pt -

— E e E; {e e=b"Ta—by TT < 00, ‘]T;Z,, =
Jj=1

2 2
= Kijj (x —b,s,0) —Zebjw;; (x —b,s,—1),
j=1 j=1
where b = (by, by) satisfies

3 a P bl 3 8 P b2
}/,lfﬁ %Vl (z,0) = —e ’ilflg %‘/2 (z,0) = —e™.
If K = 70, then b; ~ —0.781, by =~ —0.669. Fixing xo = 3 yields V; (zo,b) =~ 68.504
and V3 (20, ) = 67.855 (see Figure 12). Note that, Jiang and Pistorius [27] provided the
example for the case when jumps in one state are (one-sided) exponential and no jumps
occur in the other state.
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FiGURE 10. The integral transform E; [e’ST:’“ﬁT; TbJr <00, Jpt = j},
b

ij=1,2.

S}
So
by ! ' [
5 ; I : t
J
21 . —
L— — ¢

FiGURE 11. Simulated sample paths of S; and J;.
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